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Fuzzy Pushdown Termination Games

Haiyu Pan, Fu Song, Yongzhi Cao

Abstract—The computational study on finite/infinite-state sys-
tems, probabilistic systems, and finite-state fuzzy systems, has re-
ceived much attention recently. In contrast, there are very few
results for algorithmic analysis of infinite-state fuzzy systems.
In this paper, we introduce fuzzy pushdown termination games
(FPDTGs), which are an extension of fuzzy pushdown automata
with a game feature and can serve as a formal model of infinite-
state fuzzy systems. We investigate some computational issues of
the games under termination objectives for two players: the goal of
player-1 is to maximize the truth value of eventually terminating
at some given configurations with the empty stack, while player-2
aims at the opposite. Some interesting results are obtained. For ex-
ample, we show that both players have optimal memoryless strate-
gies and the same value. The problem of computing the value can
be solved in exponential time when the triangular norm is chosen
as the minimum one. Furthermore, we present efficient algorithms
for computing the values of two special subclasses of FPDTGs. The
potential for practical use of our model is demonstrated by a case
study on a manufacturing system.

Index Terms—Fuzzy automata, pushdown automata (PDAs),
pushdown game, reachability problem, triangular norm.

I. INTRODUCTION

INITE-STATE transition systems and more general mod-
F els, such as game graphs [4], play a crucial role in the
modeling and analysing of finite-state systems in various ar-
eas. In this paper, many different types of transition systems
and game graphs have been adopted for infinite-state systems.
For instance, pushdown automata (PDAs) [24] (i.e., pushdown
systems) have been proposed as an adequate formalism to se-
quential programs with (recursive) procedural calls, and have
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been extensively studied in software verification community
[8], [19], [22], [37]. Games over PDA, called pushdown games,
are an appropriate model for the verification and synthesis of
infinite-state open systems. The reachability and other proper-
ties of pushdown games have been studied in [10], [35], and
[38].

Recently, transition systems and game graphs have been ex-
tended to model and analyze fuzzy systems. For finite-state
fuzzy transition systems (FTSs), algorithms for various fuzzy
temporal logics, such as fuzzy versions of LTL, CTL, and pu-
calculus, have been presented in [27], [28], [30], [31], and [36],
and algorithms for fuzzy (bi)simulations have been proposed in
[13], [15], and [40]. More recently, Pan et al. [32] generalized
(two-player) games on finite transition systems with reachabil-
ity objectives to the fuzzy setting, called FRGs. They showed
that FRGs are determined in the sense that for every state, the
two players have the same value, there exist optimal memo-
ryless strategies for both players, and there exists an effective
algorithm for computing the values of FRGs.

On the other hand, a number of works have been done on
the modeling and analyzing of infinite-state fuzzy systems. Cao
et al. [11] considered bisimulation for infinite-state fuzzy sys-
tems by modeled them as FTSs. Wu and Deng [39] provided
a logical characterization of fuzzy (bi)simulation for (infinite-
state) FTSs. In [18], Du et al. proposed fuzzy hybrid machines
to model fuzzy hybrid systems. Ding et al. [16] used differential
Petri nets as a unified model to represent switched fuzzy sys-
tems, which are also infinite-state fuzzy systems. Fuzzy PDAs
(FPDAs) are obtained by associating each transition rule with
a value from some domain of weights, such as the unit inter-
val [0, 1] [43], complete residuated lattices [42], orthomodular
lattices [34], and type-00 lattices [41]. The relation between
FPDAs and fuzzy context-free grammars [5], [6] has been es-
tablished in [41] and [42]. Although the underlying semantics
of these models are defined in infinite-state FTSs, the compu-
tational problems on these models are largely restricted to the
finite-state cases.

In this paper, we investigate a game version of FPDAs under
termination objectives, which is a continuation of [32]. There
are a large number of results on termination problems for PDAs,
pushdown games, and their probabilistic extensions, but the
fuzzy extension has so far not been considered. Recall that a
PDA consists of a finite set of control states, a finite set of
stack alphabet, a finite set of input alphabet, and a finite set of
transition rules of the form pX % ga, where p, ¢ are control
states, X is a stack symbol, a is an input symbol, and « is a finite
sequence of stack symbols. In general, a PDA gives rise to an
infinite-state transition system having configurations of the form
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(control state, stack content). In the verification community, one
is not interested in the languages recognized by PDAs, but in
the infinite-state transition systems they generate.

To define two-player games with termination objectives on
infinite-state FTSs generated by FPDAs, we partition the config-
urations into player-1 set and player-2 set such that a player gets
to choose the move when the current configuration belongs to
its own partition. The obtained games are called fuzzy pushdown
termination games (FPDTGs). Each FPDTG induces an asso-
ciated infinite-state FRG, where the states are configurations of
FPDTGs and the transition rules are determined in the natural
way. A subclass of FPDTGs, called fuzzy basic process alge-
bra termination games (FBPATGSs), is obtained by considering
singleton control state set.

We are interested in FPDTGs due to two reasons. First, it is
impossible to computationally treat arbitrary infinite-state mod-
els, because in general one cannot handle infinite-state models
as input. This is possible only if the infinite-state model has a
finite representation, that is, each finite instance represents an
underlying infinite-state system. Second, FPDTGs are of inter-
est in themselves as a basic model that combines three very
common modeling primitives: fuzziness, recursion, and game.

This paper focuses on studying the computational complexity
of FPDTGs and their special cases mentioned above. Termina-
tion objectives are central to all of the more general analysis
one might wish to perform on such models, such as games on
FPDAs with winning conditions expressed in fuzzy temporal
logics. More specifically, we consider FPDTGs and FBPATGs
with a target set R consisting of some selected configurations
with the empty stack where the goal of player 1 is to maxi-
mize the truth value of eventually terminating at R, while the
goal of player 2 is to minimize this truth value. An FPDTG is
called maximizing FPDTG (Max-FPDTG) if no configurations
are assigned to player 2, while it is called minimizing FPDTG
(Min-FPDTG) if no configurations are assigned to player 1. We
also consider Max-FPDTGs and Min-FPDTGs with the target
set I?, where the objective of player 1 (player 2) is to maximize
(minimize) the truth value of eventually terminating at R. In this
paper, we try to generalize all the results on finite-state FRGs to
the setting of FPDTGs and their special cases. Surprisingly, it
turns out to be non-trivial to extend the results from finite-state
FRGs to FPDTGs which are a kind of infinite-state FRGs.

We start by resolving the determinacy issue. We prove that
FPDTGs are determined and have optimal memoryless strate-
gies for two players. We show that the values of FPDTGs can
be computed in exponential time when triangular norm [33] (z-
norm) is chosen as the minimum one. It remains open whether
there exists an algorithm for computing the values of FPDTGs
for any other -norms. As a compromise, we show that FPDTGs
and Min-FPDTGs are linear-time reducible to each other. Then,
for FBPATGs, we first give a fixed-parameter polynomial time
(FPT) (w.r.t. the computational time of #-norms) algorithm for
computing the values of FBPATGs. We prove that both players
have optimal stackless and memoryless strategies for FBPATGs
(see Section III for the detailed definition), which does not hold
in general for FPDTGs. Finally, we provide an efficient algo-
rithm for computing the values of Max-FPDTGs.
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Related work: We give a summary of the existing results
about algorithmic analysis of reachability/termination problems
for some variants of PDAs.

Bouajjani et al. [8] and Finkel et al. [22] independently intro-
duced a polynomial-time algorithm for reachability problem for
PDAs. In [38], Walukiewicz showed that the reachability prob-
lem for pushdown games is EXPTIME-complete. By the way,
Alur et al. in [2] presented recursive state machines (RSMs)
to model sequential programs with recursive procedure calls.
They showed that RSMs and PDAs are essentially equivalent,
and can be translated in linear time to each other. Moreover, they
investigated the reachability problem for RSMs in a somewhat
different way.

Probabilistic extension of PDAs, probabilistic PDAs (PP-
DAs), are obtained by associating probabilities to transition rules
of PDAs so that the total probabilities of all rules applicable to
a given configuration is one. Esparza ef al. [20] proved that the
quantitative reachability problem for PPDAs can be solved in
PSPACE. Etessami and Yannakakis in [21] examined the PPDA
and probabilistic BPA (PBPA) games with termination objec-
tives. For PBPA termination games, two players have optimal
stackless and memoryless strategies. The quantitative termina-
tion problem for PBPA games can be decidable in PSPACE.
However, for PPDA games, there do not necessarily exist opti-
mal strategies for two players, and the quantitative termination
problem is undecidable, even for maximizing or minimizing
PPDA games.

For the convenience of the reader, we summarize the results
for PDA and BPA games with termination objectives and their
variants in Table I, where “— denotes no, “?”” denotes unknown,
and “SM” denotes “stackless and memoryless.”

Organization: After reviewing some basic facts on fuzzy sets
and FRGs in Section II, we introduce the concept of FPDTGs
in Section III and study the termination problem for FPDTGs
in Section IV. Sections V and VI are devoted to efficient al-
gorithms for computing the values of FBPATGs and Max-
FPDTGs, respectively. We further discuss the potential appli-
cations of our results in Section VII and conclude the paper in
Section VIII.

II. Fuzzy REACHABILITY GAMES

In this section, we recap some basic notions of fuzzy sets and
FRGs.

We denote by N the set of nonnegative integers and by | S| the
cardinality of a set S. Let X be a finite alphabet. The symbols
>* and X denote the sets of all finite words and infinite words
over X, respectively. Given a finite word o = ay, ..., a, € X7,
let |o| denote the length n + 1 of o and o (i) denote a; for all
i:0 < i <n. The empty word is denoted by e. ¥ stands for
S\ {e}.

Let S be a universal set. A fuzzy set A in S is a function
from S to [0, 1] [33]. The fuzzy set A is crisp if A(s) € {0,1}
for all s € S. The support supp(A) of A is the set {s € S :
A(s) > 0}. We denote F(S) as the set of all fuzzy sets in
S, F;(S) as the set of all fuzzy sets with finite-support, and
P(S) as the power set of S. A fuzzy set A with finite-support
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TABLE I
SUMMARY OF QUANTITATIVE TERMINATION PROBLEMS IN PDA AND BPA GAMES AND THEIR VARIANTS

Model Complexity Optimal strategies
PDA termination games EXPTIME-complete [38] Memoryless [38]
BPA termination games PTIME [11] SM [11]
PPDA termination games Undecidable [22] -
PBPA termination games PSPACE [22] SM [22]

FPDTGs ?

Memoryless (Proposition 3)

FBPATGs

FPT w.r.t. the computational
time of t-norms (Theorem 3)

SM (Theorem 4)

supp(A) = {s1,...,s,} can be written in Zadeh’s notation as
follows: A = A(s1)/s1+ -+ A(sn)/5n-

Given a set I of indices, the union UL ol A; of an arbitrary
family {A; : ¢ € I} of fuzzy sets in S is a mapping from S
into [0, 1] defined by (|J;.; Ai)(s) = sup;c; Ai(s), forall s €
S. For any A, B € F(S), A is contained in B, denoted by
A C B,if A(s) < B(s) forall s € S. Moreover, A = B if both
A C Band B C A. We use () to denote the empry fuzzy set with
O(s) = 0forall s € S. For any s € S, we write 5 for the fuzzy
set satisfying 5(s') = 1if ' = s, and 0 otherwise.

A binary operation ® on [0, 1] is called a triangular norm (t-
norm) [25] if ® is commutative, associative, monotone, and has
1 as its identity. A t-norm ® is continuous if for all convergent
sequences (Zy )neN, (Un )nen, We have

ey

lim x, ® lim y, = lim (2, ® y, ).
n—0o0 n—0oo n—oo

A t-norm ® is left-continuous if for each y € [0, 1] and for all

nondecreasing sequences (;, ), <N, We have

lim 2, ® y = lim (z, ®y).
n—oo n—oo

Example 1: The four commonly used #-norms are: Minimum
t-norm (also known as Godel t-norm): = ® y = min{x, y};
Fukasiewicz t-norm: z ® y = max{x + y — 1, 0}; product ¢-
norm: z ® y = xy; and nilpotent minimum #-norm [23]: z ®
y = min{x, y} if z +y > 1 and 0 otherwise. The first three
are all continuous, while the fourth is left-continuous.

Let ® be a r-norm. For any x € [0, 1], we can inductively
define the power operation of z as follows: 2° = 1; 2" ! =
2™ ® x. Then, for any subset D of [0, 1], the subalgebra of
([0, 1], ®) generated by D is defined as follows:

Dy={z]" @ @a* :21,...,0p. € D, nq, ...,n, € N}.

We say that a r-norm ® satisfies the finite generated condition,
if for any finite subset D of [0, 1], (D) is finite. For example,
minimum, Lukasiewicz, and nilpotent minimum 7-norms satisfy
the finite generated condition, while product -norm does not
satisfy the condition [26].

Proposition 1 collects some properties of r-norms, which will
be used in this paper.

Proposition 1: Let x, y, z € [0, 1], T be an index set, and
{x; }ier, {yi }ier be two sets of numbers in [0, 1]. The following
properties hold for any #-norm:

1) If ® is left-continuous, then = ® sup;c; y; = sup;c;(z ®

Yi);
2) z@min{y, 2} = min{z ®y, z ® z};

3) sup;cr(z; ®@ i) < Sup;er i @ SUp;er Yis

4) infier x; @ inficr v < infier(z @ y;).

We now review the concept of FRGs [32] and related notions.

Let i=1,2. A (two-player) FRG is a tuple G =
(S, Sl, SQ, Z, Al, AQ, 51, 52,R), where:

S is a countable nonempty set of states partitioned into player-1
states S| and player-2 states Ss;

Y is a finite set of moves;

A; : S; — P(X) is a move assignment, which associates with
each state s € .S; the nonempty set A; (s) C ¥ of moves avail-
able to player ¢ at state s;

0; +S; x X — F(S) is a partial transition function, where for
any s € S;,9;(s, a)(t) is the truth value of the transition from
s to t when player 4 chooses the move a from A, (s); and

R C Sis a set of target states.

We assume that for any se€.S; and a€ A(s),
supp(d; (s, a)) # 0. An FRG is finitely branching if for any
state s € S; and @ € A;(s), supp(d; (s, a)) is finite. An FRG is
finite it S is finite. Clearly, a finite FRG is finitely branching.

An FRG G is played by two players, 1 and 2, who select the
moves in the states of S7 and S5, respectively. A strategy for
player ¢ in G is a function 7 : S* - .S; — X, such that 7(os) €
A;(s) for any 0 € S* and s € S;. The strategy = for player 4
is memoryless if w(os) = w(s) for any 0 € S* and s € S;. As
a result, a memoryless strategy 7 for player ¢ is equivalent to
a function S; — ¥, and thus, we usually express a memoryless
strategy as such a function. We denote by II; the set of all
strategies for player ¢ and by II, the set of all memoryless
strategies for player i.

Given a starting state s, two strategies m; and my for the
players of the game G yield a play, denoted by G7'*"?, which
is also an FRG such that there is exactly one available move for

each player at any state.

. . . . aglzo
A pathin GT'°™ is an infinite sequence o = s — $;

- where sy = s, and for7 = 1,2 and k € N, if 5, € S;, then
mi(s081 -+ si) = ay and 9; (g, ag ) (Sg41) = xi. We denote by
Paths(G7''™2) the set of all infinite paths in GT'-™. The value
of a path o (reaching some target states in R), denoted by
G712 (0), is defined as follows:

1
G <a>={ |

sup{xo R QTp-1 8, € R}a

ay|x,
—5

if Sp € R
otherwise.

The value of the play GT'>™2, denoted by T'(GT'"™), is the
supremum of the values of all the paths in G7!''™2, namely,
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sup{GT"™2 (o) : o € Paths(GT' ™ )}. The goal of player 1 is
to maximize the value of plays, while the goal of player 2 is to
minimize the value of plays.

Value functions V&, V,¢ : S — [0,1] for players 1 and 2,
respectively, are defined as follows: for every state s € .S

V% (s) = sup inf T(GT™)
7y elly T2 €Ml

Vi (s) = inf sup T(GT ™).
o €lly w1 €11y :

The FRG G is called determined if V' (s) = Vi (s) for every
state s € S. In this case, the value V. (also V) is referred
to as the value of G, denoted by V. In the following, if the
FRG in question is understood, G is dropped from the functions
VlG7 VQG, and VE. We say that the strategies m; € II; and m €
II, are optimal for the respective player, if for all s € S

sup T(GT"™).

7T£ elly

inf T(GT"™), Va(s) =

7Té ell,

Vi(s) =

Given a state s € S and a number n € N, let T,,(GT'>™2)
denote the value T(G7™) in GT"™ where only paths

ag |z ay |z
g=8) — 8§ —

ay |z .
<o 8 — Spe1 with k< n are con-

sidered. We write V)" (s) for sup, cp, infr,em, T, (GT072).
Hence, T(GT™) =sup,cyTn(GT™) and Vi(s)=
sup, ey V1" (). V' (s) and V™ () are defined in a similar way.
The following gives the main result on finite FRGs.
Proposition 2 ([32]): Let G be a finite FRG. Then, G is
determined and there exist optimal memoryless strategies for
two players.

III. DETERMINACY OF FPDTGSs

In this section, we first introduce FPDTGs, then general-
ize Proposition 2 to the setting of FPDTGs. From now on,
the -norms ® considered are required to satisfy the following
two conditions: continuous and finite generated conditions. We
start by recalling fuzzy pushdown automata (FPDAs) without
e-transition, and the details are referred to [34], [41]-[43].

An FPDA without e-transition (that accepts a language by the
empty stack) is a tuple P = (Q, X, I, 4, qo, Zp), where:

@ is a finite nonempty set of control states;

> and I are two finite sets called the input and stack alphabets,
respectively;

qo € @ is the initial state;

7 € I' is a special stack symbol called the start symbol; and

§:Qx3XxT — Fp(Q x I') is a set of transition rules.

In the rest of this paper, we shall use the following:

1) X, Y, Zor X;,Y,, Z; for elements of I';

2) «or «; for a word in I'*;

3) I'=" for {a: a €T, |a| < n}and I for {a:a €,

] = n};

4) T, forT' U {e}; (5) pa for the tuple (p, o) of Q x T'*.

We sometimes write p instead of pe when the context is clear.

A configuration of P is an element of () x I'*. The head of
a configuration pX« is pX. For every o/ € T'*, the value of
a transition from the configuration pZa’ to the configuration
qgad! is 0(p, a, Z)(q, o). The degree to which P accepts an
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input string is the truth of the proposition “P can consume the
input string and at the same time empty its stack.”

Now we give the definition of FPDTGs, which is a fuzzy
correspondence of probabilistic pushdown termination games
(PDTGs) [9]. Intuitively, the configuration graph of an FPDA
is an infinite-state fuzzy transition system (FTS), by assigning
each configuration of the graph to one of two players, we obtain
a finitely branching FRG.

Definition 1: An FPDTG is a tuple P = (Q, X, T, Hy,
Hy, Ay, Ay, by, 09, R), where @, 3, T are the same as in
FPDA defined above, and the other components are defined
as follows:

1) H; and H, are a partition of @ x T';

2) fori=1,2,A;: H — P(X) is a move assignment;

3) fori=1, 2,6 : H x ¥ — F;(Q x I'*) is a partial tran-

sition function;

4) R C (@ is a set of target control states, called termination

objective.

For i = 1, 2, we assume that for all pX € H;, A; (pX) # 0,
and if a € A;(pX), then supp(d; (pX, a)) # 0. An FPDTG is
called PDTG if for every pX € H;, a € A;(pX), 6;(pX, a) is
crisp. An FPDTG is simple if for every pX € H;,a € A;(pX),
|supp(d; (pX, a))| = 1. We say that an FPDTG is a simple
PDTG if itis both a PDTG and simple. A FBPATG is an FPDTG
with |@Q| = 1. In this case, we sometimes omit the control state
from the representation of a configuration (for example, we write
just av instead of par). An FPDTG where Hy = () (resp. Hy = ()
is called a maximizing (resp. minimizing) FPDTG. We denote by
Max-FPDTGs (resp. Min-FPDTGs) the maximizing (resp. min-
imizing) FPDTGs. We also denote by Max-FBPATGs the maxi-
mizing FPDTGs, which are also FBPATGs. We often omit (Q),
(Hy, Hy, Ay, 09) and (Hy, Hy, Ay, 01) in the descriptions of
FBPATGs, Max-FPDTGs, and Min-FPDTGs, respectively. For
the sake of simplicity, we also write A, ¢ instead of Ap, §;
(resp. As, d7) in the Max-FPDTGs (resp. Min-FPDTGs).

Given an FPDTG P = (Q, Z, F, Hl, HQ7 Al, AQ, 51, (527
R), the finitely-branching FRG yielded by P is Gp = (QT'*,
HiT* U Q{e}, HoT*, %, AT AL 67 62 R{e}), where for
i=1,2,and o € T'™*,

1) AP (pXa) = A;(pX)ifpX € H;;and AT (pe) = {a} if

peanda € X;
2) 67 (pXa, a)(gBa) = 6:(pX, a)(gB) if pX € H;, a €
A (pX), and g € QI;

3) &f (pe, a) = pe.

Let us illustrate the above-mentioned notions by the following
example.

Example 2: Consider the FPDTG P = (Q, X, ', Hy, Ho,
Ay, Ay, 01, 09, R),WhereQ :{p7 q}v by :{CL, b}v I'= {Z}7
Hy ={pZ}, Hy ={qZ}, A (pZ) = A2(qZ) = {a, b}, R =
{q}, and 6, and 6, are defined as follows:

5,(pZ, a) = 0.8/pZ 7 + 0.6/pZ,
82(qZ, a) =0.8/pZ7Z + 0.8/q,

61(pZ, b) =0.9/qZ
5(aZ. b) = 0.9/q.

The fragment of the finitely-branching FRG G'p generated by
P is shown in Fig. 1, where the vertices shaped as circles are

player-1 states and the vertices shaped as boxes are player-
2 states. For any s € HiI" U Q x {e} (resp. s € HoI'™), a €
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al0.6

al0.6

Fig. 1. Fragmentof Gp.

i (s), and t € supp(67(s,a)), we draw an edge from s to ¢
labeled by a|6? (s, a)(t), wherei = 1,2. When 67 (s, a)(t) = 1,
we simply label the edge by a instead of a|l.

Based on FPDTG P, we can construct a PDTG P, =
(Q1, %1, I't, Hy 1, Hyjo, Avj1, Ar g, 01,1, 01,2, R1) where
Q=0 X =51 =01 H,1=H,H,,=H,A =
A1, Ay o = Ay, Ry = R,and §;,; and 6, » are defined as fol-
lows:

na(pZ,a)=1/pZZ+1/pZ, 6 .1(pZ,b)=1/qZ
01,2092, a) =1/pZZ +1/q, 12092, b) =1/q.

Consider FPDTG PQ = (QQ, 227 FQ, Hgyl, H2727 Agﬁl,
Ny 9,091, 02 2, Ry), where Qo =@Q, Xy=%, Ty =T,
Hy 1 =Hi, Hyo=Hy, Ao 1 =A1, Ay 9 =0y, Ry=R,
and 62 1 and J, o are defined as follows:

(52_]1(}7Z, b) = 09/(]2
6272(qZ7 b) = 0.9/q.

By definition, FPDTG P is simple.

Consider FPDTG P3 = (Qg, 23, Fg, Hg}l, 1‘13727 A371,
Az 2, 03,1, 03,2, R3), where Q3 ={p}, ¥3=%, I';={Y, Z},
Hy = A{pY'}, H3 2 = {pZ}, A3.1(pY) = A3 2(pZ) = T,
R3 = {p}, and 3 | and d3 o are defined as follows:

09.1(pZ, a) =0.8/pZZ,
(5gy2<qZ, a) = 0.8/pZZ,

03,1(pY, a) =0.8/pZZ,
53,2(])Z7 a) = 0.8/pZZ,

6311(])Y, b) == Og/pZ
(53,2(1927 b) = 0.9/p.

By definition, FPDTG P is an FBPATG.

Consider FPDTG P4 = (Q4, 24, F4, H471, H4‘2, A471,
Ay 2, 04,1, 04,2, Ry), where Q4 =Q, Xy=X%, Iy =T,
Hy 1 =H UHy, Hi o =0, 1 =A1, Ay s =0, 6s0=
0, Ry = R, and 44 1 is defined as follows:

61.1(pZ, a) = 0.8/pZZ +0.6/pZ,
04,1(qZ, a) = 0.8/pZZ + 0.8/q,

(54,1(;02, b) = O.9/qZ
54,1(qZ, b) = Og/q
Clearly, P, is a Max-FPDTG. Similarly, we can also define
a min-FPDTG Ps = (Qs, X5, I's, Hs 1, Hs 2, A5 1, A5 o,

05,1, 05,2, R5), where Q5 =Q, X5 =%, I's =1, Hs | =
0, Hs o =HiUHy, A5 1 =0, A5 0 =47y, 055 =0, Rs =
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R, and 05 ; is defined as follows:
85.1(pZ, a) = 0.8/pZZ 4 0.6/pZ,
85.1(¢Z, a) =0.8/pZZ +0.8/q,

5571(pZ, b) = 0.9/qZ
55,1(qZ, b) = Og/q

Realize that all of the previously introduced game-theoretic
notions (strategies, values, etc.) apply to Gp, not directly to
P. For finitely-branching FRGs generated from FPDTGs, we
can define a special type of memoryless strategies: A strat-
egy 7 is a stackless and memoryless strategy (SM-strategy) of
player ¢ if m is a memoryless strategy of player 7 such that
m(pXa) = w(pX) for every pX € H; and o € I'*. Tt follows
from the following theorem that FPDTGs are determined and
there exist memoryless strategies for two players. In the fol-
lowing, we denote Im(P) by {9;(pX, a)(qa) : pX € H;, a €
A;(pX), qa € QT*, i =1,2.}.

Theorem 1: Let G = (S, Sy, Sa, 3, Ay, Ay, 01, 62, R) be
a finitely-branching FRG. Define a mapping F : F(S) —
F(S) by

L ifseR
F(A)(s)={ S0P sup(di(s: a)(t) @ A1), ifs € SR
inf sup(da(s, b)(t) @ A(t)),  otherwise
beAy(s) tes

for any A € F(.5). Then, the following properties hold.

1) G is determined, i.e., for all states s € S, V;(s) = Va(s).

2) There exists an optimal memoryless strategy for player 2
in every state.

3) Anoptimal strategy for player 1 does not necessarily exist.

4) If G is generated by some FPDTG P, then there exists an
optimal memoryless strategy for player 1 in every state.

5 V=FW).

Proof: See the Appendix. |

Remark 1:

1) Recall that we have assumed that the f-norm in Theo-
rem 1 satisfies the following two conditions: continuous
and finite generated conditions. In fact, we can obtain
some more general results from the proof of the above-
mentioned theorem: The assertions (1)—(3) hold for any
t-norm, (4) holds for any 7-norm satisfying the finite gen-
erated condition, and (5) holds for any left-continuous
f-norm.

2) Given an FRG G and r € [0, 1], we say that player 1 in
state s has a r-winning strategy if there exists m; € 1I;
such that for all my € Ily, T(GT1'™) > r; and player 2
in state s has a r-winning strategy if there exists mp € Il
such that for all m; € II;, T(GT'°™2) < r. It follows from
Theorem 1 that for FPDTG P, either player 1 has a r-
winning strategy, or player 2 has a r-winning strategy.

With a slight abuse of notation, we write V? instead of VEP .

In the following, we often just write V/, if the underlying system
P is clear. Given an FPDTG, FBPATG, or Max/Min-FPDTG
P, a configuration pa € QT'", in this paper, we consider the
following questions.

1) The quantitative termination problem: Given r € [0, 1],
is V(pa) > 1?

2) The termination problem: How to compute V' (pa)?
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Without loss of generality, we assume, henceforth, that for
every 6;(pX, a)(qa) =
condition does not restrict the expressiveness of the model, as
every FPDTG can be transformed into an equivalent one in
linear time such that the above-mentioned condition holds. The
similar transformation method can be found in [20].

IV. TERMINATION VALUES IN FPDTGS

In this section, we show that there exists an effective algorithm
to compute the value of a given FPDTG over the minimum #-
norm.

For complexity analysis, we assume that operations on [0, 1]
(comparison, addition, and multiplication) can be performed in
constant time; moreover, T, denotes the worst computational
cost of ®. We make the assumption that the computation time
of ® is bounded and that T corresponds to an upper bound.
Based on the assumption, the computation costs of the min-
imum, nilpotent minimum, and Lukasiewicz #-norms can be
both performed in constant time.

In the rest of this section, let us fix an FPDTG P = (Q, X
T, Hy, Hy, Ay, Ao, 61, 09, R). We define the size of FPDTG
P as |P| = Z?zl Z])XGH, ZrLEAi(pX) ‘Supp(51(pX7 (l))l For
the complexity of results in this paper, we assume that all ele-
ments in Im(P) are all rational.

We first study the (quantitative) termination problem for
FPDTGs and variants thereof. We start with the quantitative
termination problem for simple PDTGs, which has a close rela-
tion with the reachability problem for pushdown game systems
studied by Walukiewicz [38].

Lemma 1: The quantitative termination problem for simple
PDTGs is EXPTIME-complete.

Proof: Recall that in [38], a pushdown game is defined as a
tuple (@, Q1, Q2,T, §), where Q = Q1 W Q- is a finite set of
control states, ; indicates the game position of player i (i =
1, 2), I is a finite stack alphabet, and § C Q x I' x Q x I'=?
is a finite set of (unlabelled) transition rules. The reachability
problem for pushdown games is EXPTIME-complete. Hence,
the quantitative termination problem for pushdown games is
EXPTIME-complete, since the termination objective is a kind
of reachability objective.

Clearly, pushdown games with termination objectives are a
special kind of simple PDTGs. Hence, the quantitative termina-
tion problem for simple PDTGs is EXPTIME-hard. By apply-
ing the saturation procedure of [10], the termination problem
of simple PDTGs can be solved in exponential time. The result
immediately follows. |

The following lemma shows that FPDTGs can be transformed
into simple FPDTGs, which preserve the expected property:

Lemma 2: There is a linear-time reduction from an FPDTG
P toasimple FPDTG P’ such that for all pa: € QT*, VF (pa) =
VP (pa).

Proof: Suppose ¢ = 1,2. For simplicity, we assume that
2] > > 0en, (px) [supp(di(pX, a))| for all pX € H;. We de-
fine an FPDTG P’ = (Q', X, T, H{, H}, A}, A}, 6], 8, R),
where:

Q/ = Qu{q[pX(l] pX e H’iva E Al(pX)7Z = 172}5
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Hi = H, U(@\Q)T;
Hé = HQ;
Al(pX) = A;(pX) for every pX € H;. If a € A;(pX) and

supp((S (pX, a)) ={qa1,...,qua,}, then 0/(pX, a)=
Q[])Xa]X Al( [an]X) = {aj taj € Z, 1< J < n}7
0 (@pxa X, a;) = 8:(pX, a)(gja;)/qia, 1 < j<m.

and

Clearly, P’ is a simple FPDTG and it takes linear time
to construct P’ from P. By Theorem 1, we conclude that
for any pa € QT*, V¥ (pa) = V' (pa). Hence, this reduction
works. |

A consequence of the above-mentioned lemmas is the fol-
lowing.

Corollary 1: The quantitative termination problem for
PDTGs is EXPTIME-complete.

Example 3: Consider the FPDTG P in Example 2. Using
the construction method in the proof of Lemma 2, we obtain a
simple FPDTG P’ = (@', X, T, H{, H), A}, A, 81, 8, R),
where 6] and 0 are defined as follows:

5l(pZ a *ql)Za]Z 61( pZaZ a *08/pZZ

6 (pZ, b) = qub

)

31 (qpzaZ, b) = 0.6/pZ, ) =
8 (qZ, a)_qan]Z

)

, b)

01 (qgza1Z, a) = 0.8/pZ Z,

)
)

31 (qpz0) 2, a) = 0.9/4Z,
) 31 (qpza)Z, b) = 0.8/q
)

8 (gZ, b *QquZ 6 (qq20) =0.9/q.

We now address the termination problem for FPDTGs where
the #-norm is chosen as the minimum #-norm.

Theorem 2: The termination problem for FPDTGs with #-
norm chosen as the minimum #z-norm can be solved in exponen-
tial time.

Proof: See the Appendix. ]

Following Corollary 1 and Theorem 2, we have:

Corollary 2: The quantitative termination problem for
FPDTGs with #-norm chosen as the minimum #-norm is
EXPTIME-complete.

Remark 2: Notice that Corollary 2 only works for FPDTGs
with #-norm chosen as the minimum #-norm. It is open whether
the quantitative termination problem for FPDTGs with other
t-norms is decidable or not. So far, we can show that FPDTGs
can be reduced to Min-FPDTGs. Moreover, all the considered
problems of FBPATGs and Max-FPDTGs can be solved (cf.
Sections V and VI).

Proposition 3: There is a linear-time reduction from an
FPDTG P to a Min-FPDTG P’ such that for all pa € QT**,
VP (pa) = VT (pa).

Proof: Consider Min-FPDTG P’ =
where A’ and ¢’ are defined by:

1) If pX € Hy, then A'(pX) = {a}(a € X), and §'(pX, a)

- Ub€A1 (pX) o1 (pX7 b)’
2) If pX € Hy and a € Ay(pX), then a € A'(pX), and

8 (pX, a) = 5 (pX, a).
By Theorem 1, we derive that for any pa € QT*, V¥ (pa) =
VP (pa). [ |

(@, %, T, A, 0, R),
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Example 4: Let us illustrate the reduction by considering
the FPDTG P in Example 2. We obtain the corresponding Min-
FPDTG P' = (Q, X, T, A, ¢', R), where ¢’ is defined as fol-
lows:

§'(pZ, a) =0.8/pZZ +0.6/pZ +0.9/qZ
3 (qZ, a) =0.8/pZ7Z +0.8/q, §'(qZ, b) = 0.9/q.

Remark 3: Tt should be pointed out that Theorem 2 and
Corollary 1 also hold for the nilpotent minimum #-norm, and
the other results obtained in this section are applicable to any
left-continuous #-norm.

V. TERMINATION VALUES IN FBPATGS

In this section, we investigate the termination problem for
FBPATGs, an important subclass of FPDTGs. We present an
algorithm for solving the termination problem, and then show
that there exist optimal SM-strategies for two players.

Let us fix an FBPATG P, = (X, T, Hy, Hy, Ay, Ao, 61,
02, R). Recall that there is only one control state in FB-
PATGs, we, therefore, omit the control state for simplicity. Then,

R = {e}. We will write X % & to indicate 0;(X, a)(a) = x
in the rest of this section when it is clear from the context.
First, we give the following lemma, which will be used later.
Lemma 3: Let P,beanFBPATGand X € T', o € I'". Then,
1) For every n€ N, V' (Xa) < V"(X)® V" (a) <
Vi(Xa).
2) V() =V(a(0)) @ --- @ V(a(lof — 1)) if |of > 2.
Proof: See the Appendix. |
We present a reduction of computing the above-mentioned
V(a(7)) to compute the least fixed point of a monotone system
Ep, of equations. Let V|p_ denote the restriction of V to T'..
Let us use a variable p(X) for each unknown V(X), where
w € F(T'¢). The system of equations Ep, has one equation of
the form ((X) = Fx (u) for every X € T'.. For simplicity, we
denote the system of equations Ep, by p = F(u). We now
identify a particular solution to = F'(11), called the least fixed
point solution, which gives precisely V|r, of an FBPATG.
Lemma 4: Define F° (i) = p, and F"(u) = F(F"(p)),
for n > 1. Suppose P, is an FBPATG and p = F'(u) is the
system of equations E'p, associated with P}, which is defined
as follows:

w(X)
1, if X = ¢

sup x,

alz

X —e
sup (¢ @ u(Y)),

alx 9

s (2® u(Y) ® u(2))

= ale

Xy z
sup =,

ale
X —e¢

sup (z @ pu(Y)),
x -y
sup (z @ pu(Y)®@ u(Z))

alz

—Y Z

sup max if X € H

ac€Aq (X) X

inf otherwise.

(ZGAz(X)

max ,

X
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Algorithm 1 Computing V7' ().
Input : An FBPATG P’ and a configuration o € T'"
Output: V' (a)
1 foreach X € I” do
v[X] + 0;
L if X € H) then c[X] «+ 0;
ve] + 1,
Q0
foreach X €I, do
| INSERT(Q, X)

while Q # () do

~

N & e

/finsert X into queue Q

=)

9 | Y + EXTRACT-MAX(Q);

10 foreach X € Q such that Y € Succ(X) do

11 if X € H{ then

12 foreach a € A\ (X) and Z € 1", such that

X % yZor x U5 2y do

13 | INCREASE(Q, X, z @ v[Y] ® v[Z]);

14 if X € H) then

15 c[X] + c[X]+ {a € ALY(X) : 65(X, a) =
Vil

16 if ¢[X] = |AL(X)| then

17 | INCREASE(Q, X, v[Y]);

if || = 1 then return (v[a]);
9 else return (v[ag] ® - - @ v[og)—1]);

—
«®

Then, V|, is the least fixed point of the system of equations
Ep,. Moreover, there exists some m € N such that V|, =
F™(0).

Proof: See the Appendix. |

Lemma 4 suggests that we can compute V'|p_ by value itera-
tions, which can be done in O(|T| - [{Im(B,))| - |P,| - T5) time.
Hence, by Lemma 3, we can compute the value V' («) of the
FBPATG P, in O((|T'] - [{Im(P))| - |P| + || — 1)T%) time.

Based on Lemmas 3 and 4, we provide a more efficient al-
gorithm to compute V' rather than using value iterations. Our
algorithm consists of two steps. Taking an FBPATG P, and
«a € I'" as inputs, the first step transforms P, into another FB-
PATG P’ such that V' (o) = V' («). In the second step, we
use Algorithm 1 to compute V' ().

Step 1: For the given FBPATG P,, we construct an FB-
PATG P’ = (X, I, H|, H}, A}, A}.01, 05, R) such that the
following:

1) I"'=H{UH), H = H, UHsy, and H) = Hy, where

Hy = {Xa : X eHy, ac AQ(X)},

2) AY(X)=A(X)forall X € H, A} (X,) = {a} forall
X, € Hy;and A, = Ay;
3) for all X € Hy;, a€A(X), supp(6i(X,a)) =

supp(d1 (X, a)),and &1 (X, a)(«) = 61 (X, a)(«) forany
a € supp(d) (X, a)); for all X, € Hy, 6} (X,, a)(a) =
09(X, a)(e) for any « € supp(0](X,, a)) with
supp (6} (Xa, a)) = supp(: (X, a)); -
4) forall X € Hjy and a € AY(X), 05(X, a) = X,.
Step 2: Inspired by [1], [30], and [32], we use a max-priority
queue data structure [14] to compute V" () by Algorithm 1.
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Suppose i=1,2 and X € H/. Let Succ(X)={Y €
T : there exista € Al(X) and Z € I", such that ZY € supp
(0/(X, a)) or YZ € supp(d;(X, a))}.Recall thatYe=€Y =Y
for any Y € I'.. We say that Y is a successor of X if
Y € Suce(X).

Algorithm 1 uses three data structures that are: an array of
counters ¢[X] for each X € H), an array of values v[X] for
X €T, and a max-priority queue Q ordered by the value of
v[X]. The counter ¢[X] records the number processed moves
of X (X € H)) during the algorithm. v[X] stores the value of
X. The max-priority queue Q stores the stack elements whose
values still need to be computed. Lines 1-7 initialize these three
data structures.

Line 1 removes an element Y with the maximal priority in
queue Q. For each X € Q such that Y is a successor of X,
if X € Hj, the value v[X] is increased to x ® v[Y] ® V[Z] at
line 1 if v[X] < z ® v[Y] ® V[Z]. Otherwise, if X € H}, the
number of moves a : X —— Y is added onto the counter ¢[X]
at line 1. If ¢[X] equals to |A} (X)] (i.e., all the successors of
X have been dequeued from Q), then assigns the value v[Y] to
v[X] at line 1 if v[Y] > v[X].

Lemma 5: Algorithm 1 computes V' («).

Proof: See the Appendix. |

The time complexity of the above-mentioned algorithm for
computing the value of a given FBPATG is as follows.

Theorem 3: Given an FBPATG P, and a configuration o €
I'*, the value V() can be computed in time O((|P,] + || -
I3[+ [ = )T + (|P] + [T - [2]) log(|T| - [33])) and space
o(r]- %)

Proof: See the Appendix. |

Since Step 1 only handles Hs, As, and d9, then for Max-
FBPATGs, we get the following result:

Corollary 3: Given a Max-FBPATG P, and a configuration
a € ', the value V(«) can be computed in time O((| 5] +
|a| = 1)Ty + |Py|log T'|) and space O(|T').

We identify a very restricted kind of strategy that suffices as
an optimal strategy for FBPATGs.

Theorem 4: For every FBPATG, both players 1 and 2 have
optimal SM-strategies.

Proof: See the Appendix. |

Note that Theorem 4 cannot be extended to FPDTGs. We
illustrate this by an example.

Example 5: Consider FPDTG P = (Q, %, T, Hy, Ho,
Ay, Ay, 01,02, R), where Q = {p1, p2, p3, @15 @2, B3 }; ¥ =
{a, b};  T={X, Y}  H ={p,p,ps}l; Hy=
{1, @2, ¢33 R={ps, ¢3s}; A1 and A, are defined as
Ar(prX) = Do X) = {a, b}, Ar(piX) = Ax(q; X) =
A1 (p;Y) = As(q;Y) = {a}, for j =2, 3; and 6, and J, are
defined as

—

(X, a) =61(p2X, a) = ps, 01(p1 X, b) = pY
01 (p2Y, a) = p2, 61(p3 X, a) = ps X, 91 (psY, G)ZZg?
Sa(@ X, a) = 63(q2 X, a) = G, (g X, b) = gY
0a(@2Y, a) = G, 02(g3X, a) = X, Sa(asY, a) = 3Y.
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Consider a memoryless strategy 7 € II; satisfying
T(pX) =a, 1(p X X) =0.

Hence, V(p; X) = 1 and V(p; X X') = 1. Note that there exist
exactly two SM-strategies for player 1, say 7, 7] . Let

m(p1X) =m(pi XX) = a, 7 (mX) =7 (p X X) =D.
It is easy to compute that for any strategy my € Il
T(P;rll)’(“) =1, T(P;]‘)’{}) =0

T(P™) =0, T(P;‘;(’}) =1.

p1

Hence, there does not exist any optimal SM-strategy for player
1. Similarly, it is easy to show that there does not exist any
optimal SM-strategy for player 2.

VI. TERMINATION VALUES IN MAX-FPDTGS

In this section, we show how to solve the termination
problem for Max-FPDTGs. Let us fix the Max-FPDTG P =
(Q, X, T, A, §, R) for the rest of this section.

We first show how to compute V (pa), pa € QT. Inspired
by the transformation from an FPDA into an equivalent fuzzy
context-free grammar [41], we transform every Max-FPDTG
P into a Max-FBPATG F,, so that we can obtain V(pa) by
running Algorithm 1. Let us denote V' (pc, q) the value of player
1 reaching the target set {¢} from the configuration p« in the
underlying FRG Gp.

We define the Max-FBPATG P, = (X, TV, A, &', {€}),
where IV = {[pXq| : p, g € Q, X € '}, A" and ¢’ are defined
as follows: for any [pXq| € T’

alz

1) a € A'([pXq]) and [pXq] — €, if 6(pX, a)(qe) = 3

alz

2) a e A'([pXq]) and [pXq] — [¢'Yq], if §(pX, a)
(¢'Y) =

3) ac N([pXq)) and [pXq) 5 [¢'Y ¢")lq"Zq) for every
q" € Q,ifd(pX, a)({YZ) =z

Lemma 6: For every pe€ (Q and X €1, it holds that
VP (pX) = sup,cp VI ([pX q]) for any r-norm.

Proof: See the Appendix. |

We will show how to compute V' (pa) (|| > 2) in P by reduc-
ing to the single-destination longest-path problem of weighted
digraphs.

A weighted digraph G over [0, 1] is a tuple (U, E, w), where
U is the set of vertices of G, F is the set of edges, and w : E —
[0, 1] is the weight function mapping edges to elements of [0, 1].
The length w(o) of a path 0 = wguy - - - uy, is the ®-product of
the weights of its constituent edges:

’U)(O') = w(UOa ul) Q- ®U}(U}g_1, uk).

Given a set of paths, the path whose length is the largest one is
called the longest-path. Given two vertices u and t, let d(u, t)
denote the length of the longest-path from w to ¢.

Let t € U be a fixed vertex of G called the destination. The
single-destination longest-path problem (about t-norm ®) is to
compute d(u, t) fora given vertex u. The problem can be solved
in O(|U|log |U| + |E|T) time by using a modified Dijkstra’s
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algorithm in [29] and [30]. In the classical single-destination
longest-path problem, for a given weighted digraph, the weight
of each edge is an element of real numbers, and the weight
of a path is the sum of the weights of its constituent edges.
The classical single-destination longest-path problem is NP-
hard, meaning that it cannot be solved in polynomial time for
arbitrary graphs unless P = NP. However, it has a linear time
solution for directed acyclic graphs (DAGs).

As mentioned previously, we will compute V' (pa) by a re-
duction to the single-destination longest-path problem. We will
see that the resulting weighted digraph is a DAG, for which
we will first give a more efficient algorithm to solve the single-
destination longest-path problem of weighted DAGs.

Suppose that G is a weighted DAG. Then, the following al-
gorithm solves the single-destination longest-path problem of
g.

1) Initially, for every u € U\{t}, let d(u, t) = w(u, t) if
(u, t) € E, and 0 otherwise.

2) Create a reverse topological order of all vertices.

3) Repeat following rule for every vertex u in reverse topo-
logical order until no update: if (u, v) € E and d(u, t) <
d(v,t) ® w(u, v), then d(u, t) = d(v,t) @ w(u, v).

Indeed, the above-mentioned algorithm is an adaption of the

algorithm for classical single-source shortest paths in weighted

DAGs [14].

Proposition 4: Given a weighted DAG G = (U, E, w),
the above-mentioned algorithm correctly solves its single-
destination longest-path problem in O(|U| 4 |E|T}) time.

The proof is trivial (cf. [14, Th. 24.5]), hence, omitted here.

Now we show how the algorithm for the single-destination
longest-path problem in weighted DAGs can be used to com-
pute V(pa) (Ja] > 2) of the Max-FPDTG. For the given
Max-FPDTG P and pa, we define the weighted digraph
G = (U, E, w), where

U = {5, 10U {shaio 0 € QF U{slyhior vy s 1€ Q)

Y {quaum ¢, €Q,1<i<|a]— 1}

5 S([)pa(())q]) Ha€ Q} U {(S[lqa(l)]7 t):iqe Q} U
5pa(0)q)’ S[lqau)]) tq € Q} if o] =2

(s, s?pa(O)q]> € Q} U{(‘S‘[Z(Lag\q)]v t) 1q € Q} U
(sifqa(i)Q’]’ sf;i'(i+1)¢1/’]>

<i<la[-2,¢,¢,q" € Q}U

(Sfowtia 2yt Slotntarry) - 4 € QU
{(S([)pa(o)q]’ S[lqa(l)q/]) 1q, 4 €Q } , otherwise

and w is defined as

0 _
w (3’ Slpaw)q]) =1

w (S‘QH t) =V (ga(la| — 1)) ,forallg € Q

[ga(lal-1)]
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if |a| = 2, then
w (S?pa(o)q]? s[lqa(l)]) = V(pa(0), q), forall ¢ € Q

if || > 2, then

0 1 _
w (5[110(())(1]7 S[qa(l)tﬂ]) = V(pa(0), q)

a2 a1 B ,
w (S[qawmq'r S[q'aua\fl)]) =Viga(lal = 2), ¢)

andforall1 <i<l|a|—2,q¢,¢,¢ €Q

i i+1 _ N
w (S[qa(i)tf]’ S[q’a(z‘ﬂ)q”]) = V(ga(d), ¢).
Clearly, the weighted digraph G is acyclic.
Lemma 7: V(pa) = d(s, t).
Proof: We first make a simple observation

V(pa) = sup{V (pa(0), q0) ® V(goex(1), 1) @ -+ ®
V(q‘a‘,gaﬂa\ —-1)):qo,.. Qa2 € Q}.

It is easy to check the above-mentioned equation holds by in-
duction on the length of o and the proof is omitted here. We,
thus, see that V' (pa) = d(s, t). |

The following theorem gives the time complexity of our al-
gorithm for computing V (pa).

Theorem 5: Let P be a Max-FPDTG and par € QT'". Then

1) If |of =1, 2, then the value V(pa) can be com-
puted in O(|QP | PIT: + Q[ |P|log(|QP|T')) time and
O(IQP|P)) space.

2) If |a| > 2, then the value V(pa) can be computed
i O(QPIPIT: + QP[P log(|QPIT]) + QP (] -
2)T) time and O(|Q*|P| + |Q|*(Ja| — 2)) space.

Proof: According to the construction of Py, [I”| = |Q|?|T|
and |P| = O(|Q*|P|). Hence, by Corollary 3, the value
V]or of Max-FPDTG P can be computed in O(|Q[*|P|Ts +
|QI?[P|1og(|QI? [T)) time and O(|Q|*|P) space.

To compute V(pa), || > 2, we need to construct the
weighted digraph G: |U| =2(|Q| + 1) + |Q|*(Ja| — 2) and
|E| = 3|Q| + |Q|* (|| — 2). We see by Proposition 4 that the
value d(s, t) canbe computedin O((|Q| + |Q|* (|| — 2)) - T)
time and O(|Q| + |Q|*(|a| — 2)) space. Hence, the theorem

holds. u
Let us illustrate the above-mentioned algorithm by an
example.

Example 6: Consider Max-FPDTG P=(Q, %, T, A, 0,
R), where Q= {p, q}, ©={a, b}, T ={Z}, A(pZ) -
A(qZ)={a, b}, R = {p}, and the transition rules are as fol-
lows:

0(pZ, a) =0.8/qZ Z,
0(¢Z, a) =0.9/pZZ,

d(pZ,b) =0.4/p+0.5/q
0(qZ,b) =0.8/p+0.4/q.

Then, the stack alphabet of the associating Max-FBPATG P,
is {[pZpl, [pZ4ql, [¢Zp], [¢Zq]}, the move assignment of each
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Fig.2. Weighted DAG G.

stack element is all {a, b}, the transitions are the following:

&' ([pZpl, a) = 0.8/[aZp][pZp] + 0.8/[qZq][¢Zp]
&' ([pZq, a) = 0.8/aZpl[pZq] + 0.8/[aZql[aZq]
&' ([gZpl, a) = 0.9/[pZpl|[pZp] + 0.9/[pZq][¢Zp]
d([gZ4q), a) = 0.9/[pZpl[pZq] + 0.9/ [pZq)[aZq]
5 ([pZpl, b) = 0.4/¢, & ([pZq], b) = 0.5 /e
d'([aZp), b) = 0.8/¢, &'([aZq], b) = 0.4/e.
We want to know the value of V' (pZZ). Using Algorithm 1, we
get that
V([pZp]) = V([pZq)) = V(laZq]) = 0.5, V([gZp]) = 0.8

when we choose the minimum #-norm as the -norm. Hence
V(pZ)=0.5,V(qZ)=0.38.

Now we construct a weighted DAG G shown in Fig. 2 . We get
by Lemma 7 that V(pZZ) = 0.5.

VII. ILLUSTRATING EXAMPLE

In this section, we apply the previous results to an example
arising from manufacturing systems [17].

A manufacturing system consists of three components: the
customer component for order placing and product acceptance,
the manufacturing factory component for product production,
and the transportation component for delivering products.

The manufacturing factory may have several branch facto-
ries to fulfill the orders. Every branch factory may have many
suppliers to provide the required raw material, and may have
many production lines to select to produce. In this paper, we
assume that there are two branch factories, denoted by B; and
B,, can be selected. We also assume that there are two suppli-
ers, denoted by S; 1 and .S; 5, and two production lines, denoted
by L; 1 and L; o, can be selected for the branch factories B;,
1 = 1, 2. When a branch factory is selected to fulfill the order, it
should select one appropriate supplier and one production line.
In practice, many factors can affect the selections of suppliers
and production lines. To simplify the problem, we only consider
the following two factors to analyze the selection of suppliers:
1) the quality of the raw material, and 2) the price of the ma-
terial; and the following two factors to analyze the selection of
production lines: 1) production quality, and 2) the equipment
maintenance and replacement cost. Assume that the quality of
the raw material provided by .S; ; is better than that provided

769
Xo
receiving ordersl
X1
selecting By < >selecting By
Xo
delivering productsl
X3
return J
°
Flow graph (X)
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selecting S; 1 < >selecting Si 2 l"emmxi,j
Yi1
selecting L; 1 < >selecting L; o Flow graph (Z; ;)
Yo Z; j.0
return l l return|y;, ;
°

Flow graph (Y;) Flow graph (Z; ;)

Fig. 3. Flow graphs.

by S;, 2, while the price of the raw material provided by .S; ; is
higher than that provided by S; 2; and the quality of the products
produced by L; 1 is better than that produced by L; o, while the
equipment maintenance and replacement cost of L; | is more
expressive than that of L; 2,7 =1, 2.

The objective of the manufacturing system is to select a
branch factory such that the possibility that the branch fac-
tory can fulfill the order is as “large” as possible. To solve
this problem, we use the FBPATGs to model the manufactur-
ing system and its branch factories, suppliers, and production
lines. To construct the associated FBPATGs, we proceed in two
steps.

In the first step, we represent the manufacturing system by
a set of flow graphs shown in Fig. 3, where the flow graphs
X,Y,, Z; j,and Z,’ j correspond to the manufacturing system,
the branch factory B;, the supplier S; ;, and the production
line L; j,, j = 1,2, respectively. Each flow graph has a distin-
guished start node and an end node with a return action. x; ; in
the flow graph Z; ; in Fig. 3 is the truth value that the supplier
S; j provides the raw material satisfying the requirements of
the order if S; ; is chosen as a supplier by the branch factory
B, while y; ; in the flow graph Z/ ; is the truth value that the
production line L; ; completes the orders on time and with high
quality if the production line L; ; is chosen to produce by the
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branch factory B;, ¢, j = 1, 2. Their values are as follows:

xr11 = 097 T12 = 07,

y12 = 0.7,

ro1 = 097 T99 = 0.8

y11 = 0.8, y21 = 0.9, yoo =0.8.

The branch factories and suppliers form the environment of
the manufacturing system, which cannot be controlled by the
manufacturing system. Hence, we model the control points in
flow graph X in Fig. 3 as the stack elements of player 1, while
the control points in other flow graphs are modeled as the stack
elements of player 2.

In the second step, we apply a straightforward transformation
to obtain its FBPATG model F,. The transition rules generated
by the flow graph X are as follows:

01 (X, receiving orders) = X

01(X1, selecting By) = m2

(
(
01(Xs, delivering products) = )/(\3
01(X1, selecting By) = mg

(

01 (X3, return) = €.

Intuitively, the transition rule d; (X, receiving orders) =
)/(\1 represents that control passes from X; to X; when
the action receiving orders is activated in control point X;
01 (X7, selecting By) = mg (resp. 01 (X7, selecting By) =
mg) represents an edge between control points X; and X5
containing a call to flow graph Y] (resp. Y5) by action select-
ing B (resp. selecting By), X» can be seen as the return address
of that call; and 0y (X3, return) = € represents an edge leaving
X3 containing a return statement.

The transition rules generated by flow graph Y;, i = 1, 2, are
as follows:

52()/1'70, selecting S;ﬂl) = ZLT,OTCI
92 (Y7 0, selecting S; 2) = ZZTO\Y;l

92(Y; 1, selecting L; 1) = Z;Tﬁ?

L —

92 (Y;, 1, selecting L; ) = ZZ{,QA’OY;’Q
92 (Y}, 2, return) = €.

The transition rules generated by flow graphs Z; ; and Z/ E
1, 7 = 1,2, are as follows:

3

0o (Zi7(7',07 return) = $i,]‘/6, (52(2{_’]»’0, return) = yi,j/e.

We see that the objective of the manufacturing system is
equivalent to looking for the optimal strategies for player 1.
Using our previous theoretical results, we can get that V(X)) =
0.8 when we choose the minimum #-norm as the #-norm. The
value 0.8 expresses the maximal possibility of completing the
order of the manufacturing system. The manufacturing system
can choose branch factory B5 to produce the production, which
ensures that the truth value of completing the order is 0.8.
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VIII. CONCLUSION

In this paper, we introduced FPDTGs that are a natural model
for studying the termination problem for infinite-state systems
involving fuzzy, recursion, and game features. We showed that
the computational complexity of the termination problems for
FPDTGs and subclasses thereof: FBPATGs and Max-FPDTGs.
We proved that the termination problems are exponential time
for FPDTGs over the minimum #-norm and FPT with respect
to the computational time of #-norms for FBPATGs and Max-
FPDTGs. We also studied the optimal strategies for termina-
tion problems, and showed that there exist optimal memory-
less strategies for two players in FPDTGs, and there exist SM-
strategies for two players in FBPATGs. A simple example illus-
trated that optimal SM-strategies do not exist for FPDTGs, even
for Max-FPDTGs and Min-FPDTGs.

There are two problems that are worth further study in our
framework. First, we plan to consider model checking fuzzy
temporal logics against the transition systems generated by
FPDTGs. In addition, we are going to extend FPDTGs to the
concurrent game structure setting [3] and investigate their ter-
mination problem.

APPENDIX

Proof of Theorem 1:

1) Observe that V{"(s) and V3" (s) can be seen as the
values of players 1 and 2 of a finite FRG in state s,
respectively, since G is finitely branching. It follows
from Proposition 2 that V/"*(s) = V5*(s). We, there-
fore, see by definition that Vi (s) = Va(s). Hence, G
is determined.

2) We define a sequence Ay, Ay, ... of fuzzy sets of S as
follows: For any state s € S

Ao(s) = {(1) ifse R
An+1(5) :F(An)(s).

By the proof of [32, Th. 2], we getthat V" (s) = A, (s)
for any state s € .S and n € N. Let s € So\R. By
finitely branching property of G, there must be some
b € Ay(s) such that for infinitely many n € N

Any1(s) = §2§(§2(5’ b)(t) ® An(t)).

otherwise

We define the memoryless strategy 7 € IIy by setting
m(s) = 0.

We shall prove that for any s € S, m; € II1, and n €
N, there exists some m such that

Tn,(G:l’ﬂ—) < An,+m(5)- 2)

This implies that assertion (2) holds.

If s € R, (2) obviously holds. We prove (2) holds
for s € S\R by induction on n. For n =0, (2)
holds trivially. Assume that for n = ny, (2) holds.
In other words, if n = nq, then for every s € S and
m € Iy, there exists m’ € N suchthat7),, (GT™) <
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Fig. 4.

Finitely-branching FRG G with the target set R = {t}.

Ap, +m(s). For n=mn; + 1, there are two cases
needed to be considered
Case 1: s € S1\R. By definition, we have that

Tn(Ggl.ﬂ) = T,L1+1(G§1,ﬂ)
— sug) (51 (s, m1(8))(t) ® Ty, (Gtrlﬂ))
te

< sup (d1(s, m1(5)) () ® An, 4 (1))

tesS
< sup sup(di(s,a)(t) ® Ap, 1m(t))
a€N (s) tesS

= An1+7n,’+1(5) = An+m’(5)

where 7 , is the strategy satisfying
m,s(to) = mi (sto) for any o € S*.
s € S\ R. By definition, we have that

Tn(Gl‘TI’F) = Tn1+1(G§l’ﬂ)

. (82(s, m(s))(t) @ T,,, (G{* 7))

< sup (52 (s, m(s))(t) ® An1+m’(t))

tes

Case 2:

where m , is the strategy satisfying
m,s(to) = m (sto) for any o € S*.
By definition, there must be some m, m >
m/, such that

A7L1+m (S) = Sup (62 (57 77(5>)(t)

teS
® Am +m—1 (t)) .

By the monotonicity of A4,,, we have that

Ty, 41 (GT7™) < sup (02(s, m(s))(t)

® A'n,mmel (t))
= A711+m(s)~

Based on the above-mentioned analysis, we conclude
that if n = ny + 1, (2) holds.

3) We give an example to show that the assertion holds.
Consider a finitely-branching FRG G depicted as in
Fig. 4. Tt is easy to see that V' (so) = 1, but for any
strategy 7, T(GT,) < 1.

4) Suppose that pa € QT'T. Recall that V(pa)=
sup,cny V" (pa). Hence, for any ¢ >0, there

771

exists some n € N such that V" (pa) > V(pa) — e.
We then can see by Proposition 2 that for every
€ > 0, player 1 has a memoryless strategy m; € IT}
such that for any strategy m € Il, T(G}, ™) >
V(pa) — e. Consequently, the value of pa can be writ-
ten as V(pa) = sup, ¢y infr, en, T(GJ, ™). Note
that Im(P) is a finite set and the f-norm & con-
sidered in this paper satisfies the finite generated
condition. Hence, V(pa) can be further written as
V(pa) = max,, ey ming, en, T'(GpL ™ ), which im-
plies that there exists an optimal memoryless strategy
for player 1.

5) It is obvious that V C F(V), since V(s)=
sup,en 4n (s) and A4, (s) < F(V)(s) for any s € S,
n € N. We next show that F'(V')(s) < V (s). We only
consider the case for s € S5\ R, the others are sim-
ilar. If s € So\R, then for every b € Ay(s), there
exists t, € S such that F(V)(s) < da(s, b, t) ®
V(ty). Hence, by Proposition 1(1), we have that
F(V)(s) < sup,en(02(s, b, t) @ V" (t)). This im-
plies that for any € > 0, there exists n;, € N such that
F(V)(s) —e < da(s, b, t) @ V" (). Notice that
09 (S, b, tb) ® V™ (tb) <6 (S, b, t[,) X V(t[,). As a
consequence, F'(V)(s) < V(s) 4+ ¢. Now we can see
that F(V)(s) < V(s). |

Proof of Theorem 2: Due to Lemma 2, it is sufficient to show
that the theorem holds for any simple FPDTG P with the prop-
erty that if pX € Hy, a € Ay(pX), and 02 (pX, a)(qar) > 0,
then 0y (pX, a)(qa) = 1. For every = € [0, 1], we define a
PDTG P* = (Q, X, I', Hy, Ho, Ay, A9, 67, 05, R), where
07 and 63 are defined as: Fori = 1, 2, pX € H;,a € A;(pX),
qa € Q=2 if §;(pX, a)(qa) > z, then 67 (pX, a)(qa) = 1,
otherwise 67 (pX, a)(qa) = 0.

Similarly to the proof of [26, Th. 2.1], it is easy to check
that if the -norm is chosen as the minimum #-norm, then for
pa € QT'T, V(pa) > x if and only if player 1 in P” has a 1-
winning strategy from pa. Note that |(Im(P))| = [Im(P)]| for
the minimum #-norm. Hence

V(pa) = max{x : player 1in P* has a 1-winning strategy

from pa, © € Im(P)}

which implies that the termination problem for the simple
FPDTG P can be reducible to the termination problem for sim-
ple PDTGs. It directly follows from Lemma 1 that the termi-
nation problem for simple FPDTGs with -norm chosen as the
minimum #-norm can be solved in exponential time. |
Proof of Lemma 3:
1) We prove assertion (1) in two parts. First, we show that
V' (Xa) < V"(X) ® V" (a) holds. By Proposition 2,
there exist two strategies 75, 75 € II5 such that

V"(X) = max T;l”’ﬂé (X), V"(a) = max Tf[l’ﬂg(a).

71 €Il €Il
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Hence, by Proposition 1(3), we conclude that

V"(X)® V" ()= max T;l’ﬂé (X)® max T,T,,rl’ﬂg ()

71 €Il 1 elly

> max min (77 (X))@ T/ ™ («))

1 €111 mo €1l

> max min 771 (Xa) = V" (Xa),
Next, we show that V"(X) ® V"(a) < V2" (Xa). By
Proposition 2, there exist two strategies 7], 7} € II; such
that

V'(X) = min T7" ™ (X), V"(a) = min 75 ™ ().

mo €lly mo €lly

By Proposition 1(4), we see that

V' (X)® V" (@)= min 7o ™ (X)® min Tp' ™ (a)

T EHg T EHQ

< min (T7" ™ (X) @ T ™ (a))

mo €lly

1 €114 mo €1l

< max min (77" (X))@ T ™ («))

< max min 75" ™ (Xa) = V" (Xa).
T EHl 9 EHQ
2) Notice that sup, .y V" () = lim,, .o V" (), since for
any n € N, V"(a) € [0, 1], and V"(a) < V" ().
Hence, by assertion 1) and (1), we see that

V(a(0)) ® - @ V(a(la| — 1))

= sup,en V" (a(0)) @+ ®@ sup V' (a(lel =1))
ne

= lim V"((0)) ©--- @ lim V" (a(ja| - 1))

n—0o0

= lim

n—0o0

(V” ((0)) ® -+ @ V" (a|o] — 1)))

= lim V"(a) = sup V" (a) = V()
n—0o0 nGN

which finishes the proof of the assertion. |
Proof of Lemma 4: By the monotonicity properties of ®,
sup, and inf operators, it is easy to check that for all n > 0,
F" () € F"+1(). Note that the #-norms we consider satisfy
finite generated condition and T" is a finite set. Hence, there ex-
ists some m € N such that for all n > m, () = F™ (0). By
Kleene’s theorem, | J,, .py " (0) is the least fixed point of Ep, .
By Theorem 1(5) and Lemma 3(2), we see that V|p.
is the fixed point of the system of equations Ep,. Thus,
U,en F™(0) € Vp.. To show that Vip, C U, cn F7(0), it

suffices to show that forany X € I'. andn € N

Vi(X) < FPHH(0)(X). (3)

We prove (3) holds by induction on n. For the base case,
namely, n = 0, it is trivial. The induction hypothesis is that
(3) holds for n. We now prove the same for n + 1. For n + 1,
we only consider the case for X € H; N T, all other cases can
be easily proved along similar lines. Using Lemma 3(1) and
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induction hypothesis, we have the following:

sup @, sup (z® V7 (Y)),

alx alx

V(X)) = sup maxg ~ ¢ AV
X = swp (28 V'(Y2))
x“yz

sup z, sup (z®V"(Y)),

ale ala

< su max X —Se¢ X =Y

= ean) sup (@ VP L(Y) @ Vil(2))
xPy g

sup z, sup (z®@ V"(Y)),

alz alw

< sup max{ Y€ X Yﬂ "
4, (X) sup (z@V"(Y)@V"(Z))
Xy,

sup z, sup (z® F"*H(0)(Y)),

xdne  xolny

sup (z®@ F"*H(0)(Y)

a€h (X) Xy z

alx
—

< sup max

® P (0)(2))
= P (0)(X)

which proves the claim. |

Proof of Lemma 5: By Theorem 1, V7 (o/) = V() for
any o € I'". By Lemma 3, it is enough to prove that upon
termination of Algorithm 1, v[X] = V(X)) for any X € I". We
give the sketch of its proof, the similar proof was given in that
of [32, Th. 4]. First, we can see that during the execution of
Algorithm 1, if the stack element X does not belong to Q,
then v[X] is greater than or equal to the maximum priority in
Q. Next, we show that during the execution of Algorithm 1, a
stack element X is never assigned a priority greater than V (X).
The property holds after initialization because then v[X] = 0 <
V(X). Assume that the property is true and that the function
INCREASE is called. Then, there exists a stack element Y with
Y € Succ(X) and which was just removed from Q. We only
consider the case X € Hj, the other is the similar. By Lemma 4
and induction hypothesis, we get that

VX) 2z VY)eV(Z)>rev]Y]®u[Z] =v][X].

Finally, we show that when Algorithm 1 terminates, V (X) <
v[X] holds for any X € I'". Let (), n € N, be the fuzzy set
of I, defined in the proof of Lemma 4. It follows from Lemma 4
that the assertion holds if we can show that F" (0)(X) < v[X]
holds for any X € I'. We prove it by induction on n. The
detailed proof is omitted, and similar proof can be found in that
of [32, Lemma 7]. | |

Proof of Theorem 3: We use aggregate analysis to discuss
the time complexity of the algorithm above. The time spent
in Step 1 is O(|F;|), which results in an FBPATG P’ of size
O(|By| +IT] - |X]), moreover, |I'| = O(|T'| - |Z)).

We continue to analyze the time spent in Step 2, i.e.,
Algorithm 1. In Algorithm 1, lines 1-7 take O(|I"”|) time. The
loop at lines 8-17 takes O(|P'|T + | P’|log|I"|) time, since
INCREAS is executed at most |P’| times and each time takes
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O(log |T"]) time; moreover, the ® operation is executed O(|P’|)
times. Lines 18 and 19 take O((|a|] — 1)T) time. In total,
the time of executing Algorithm 1 is O((|P’| + |o| — 1)Ts +
|P’|1og |T]). Thus the time complexity of computing V' («) is
dominated by Step 2. In other words, the problem of computing
V() canbe solved intime O ((| B, | + |T| - [S| + |a] — 1) T +
(1B + [T - [3]) log (IT| - [21)).

Memory is needed for ¢} and the three data structures: an
array of counters, an array of values, and a max-priority queue.
Hence the algorithm takes O(|T'| - |3|) space. |

Proof of Theorem 4: Consider the SM-strategy 7 for player
2 such that forall X € Hy, a € T, m(Xa) = aif a € Ay(X)
and

sup z, sup (z®@V(Y)),

alz alz
—_—

X) — xte  xthy
V) =mat Toh ke vy e v(2)
xyz

We show by induction on n that for all aeIl™,
sup,, ent, 1 (P7™) < V(). This implies that 7 is an opti-
mal strategy for player 2. For n = 0, the result is immediate.
For n > 0, we only consider the case for o« € H>I'*, the proof
of the other case is analogous to that of Theorem 1(2).

Assume that n = k + 1. For the case o« € HyI'™, we need
to consider two subcases of a: . = X € Hy and o = Xa/ €
HoTt.

Subcase 1. o € Hy: By induction hypothesis and Proposition
1(1), we have that

Ty, T
sup T 11 (Py7)
Tr1€H1

sup x, sup sup (z®T,(P;""))
Szl aﬁQ(;l)Ll'yﬂ'lEHl
= max
swp  sup (2@ Tu(PEy"))
u”iz“yz w1 €1l
sup z, sup (z® sup T,(Py""))
awzg\m( O’ng(iz\q:y my €lly
T swp (@ sup T (PPLT))
QWQ(LE\J:YZ 7T1€H1
sup xz, sup (z®V(Y))
< max orHl o rale)iny
- sup (2@ V(YZ))
(y”<—02""YZ
=V(a).

Subcase 2. o = X' € HoI'": Using Lemma 3(2) and the
induction hypothesis, we have the following:

sup Tp41(Py") < sup T, (P ") ® sup T, (P.7)

m €1l 7 €1l w1 €lly
<V(X)eV(d)=V(Xd).
Observe that for an FBPATG P and an SM-strategy my € Iy,

the result is a Max-FBPATG. To show that player 1 has an
optimal SM-strategy for every FBPATG, it is sufficient to show
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that there is an optimal SM-strategy for player 1 in every Max-
FBPATG. Given a Max-FBPATG, let 7; be a strategy for player
1 defined as follows: Forall X € Hy, « € T, my (X ) takes the

move of X s YZ or X ok 2Y atline 1 of Algorithm 1 such

that v[ X] is the latest value. Then, by the idea of Algorithm 1,
we get that 7; is an optimal SM-strategy for player 1 in the
Max-FBPATG. u

Proof of Lemma 6: We first show that for any pX € QI and
q€Q, VI (pX, q) <V ([pXq]). To show this, it is sufficient
to check the following property holds.

Bz
Claim 1: Let pX —"* q denote that there exists a se-

. 1 | aj ey
quence of transitions p X gl qoq - iy q such that § =

ai - ap, =21 [P ®I|m, and i € QFSQ. If o0 =
fj‘I
pX —* g for some B € X", p, g€ @, and X €T, is a fi-
Bl
nite path in P, then there exists a finite path oo = [pX¢] —" ¢
in Pb.

Claim 1 can be proved by induction on the length |3|. For
the case of || = 1, it is obvious. Assume that Claim 1 holds
for any [ with length k£ > 1. Let 8 with length k£ + 1. Then,
we can write 3 as a3, where a € ¥ and 3’ € ¥* with length k.

! G’\w”
.. . a|xr
Hence, by definition, o1 can be written as pX LLLN pra—*q

with z = 2’ ® 2 and p;a € QT'=?. We only consider the case
a =Y Z, the others being simpler. By definition, there exist
B |2y By |y
B, By € ¥*and ¢’ € Q suchthatp Y Z —* ¢'Z —* ¢ with
' =2 @ 2 and B’ = B} 5. Hence, we have by assumption
that
e

[p1Yq]—" ¢ )

l "
By |5

[dZq] —" e )

Moreover, by construction of P,, we have

alz’
[pXq] — [p1Ydl[d' Zq]. (6)
Combining (4), (5), and (6), we obtain a finite path in P, such
Bl

that oy = [pXq] —" €.

Likewise, we may show that for any pX € QI and ¢ € Q,
VP (pX, q) = V" ([pXq]). Then, V" (pX, q) = V" ([pXq]).
and so V' (pX) = sup,ep V" ([pXq)). [ |
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